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Abstract The main goals of this paper are to: i) relate two iteration-complexity
bounds derived for the Mizuno-Todd-Ye predictor-corrector (MTY P-C) algorithm
for linear programming (LP), and; ii) study the geometrical structure of the LP central
path. The first iteration-complexity bound for the MTY P-C algorithm considered in
this paper is expressed in terms of the integral of a certain curvature function over the
traversed portion of the central path. The second iteration-complexity bound, derived
recently by the authors using the notion of crossover events introduced by Vavasis and
Ye, is expressed in terms of a scale-invariant condition number associated with m x n
constraint matrix of the LP. In this paper, we establish a relationship between these
bounds by showing that the first one can be majorized by the second one. We also
establish a geometric result about the central path which gives a rigorous justification
based on the curvature of the central path of a claim made by Vavasis and Ye, in view
of the behavior of their layered least squares path following LP method, that the central
path consists of O(n?) long but straight continuous parts while the remaining curved
part is relatively “short”.
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1 Introduction

The main goals of this paper are to: i) relate two iteration-complexity bounds associated
with the Mizuno-Todd-Ye predictor-corrector algorithm [7] for linear programming
(LP), one expressed in terms of an integral of a certain curvature of the central path [11,
22] and another depending on a certain scale-invariant condition number associated
with the LP constraint matrix derived recently by the authors [10] using the notion
of crossover events introduced in [19], and; ii) study the geometrical structure of the
central path in the context of LP using the forementioned central path curvature.
Let us consider the following dual pair of linear programs:

minimize cTx
. (D
subjectto Ax =b, x >0,
and
maximize (y 5) b7y
2)

subject to ATy 4+s=c, s>0,

where A € R ¢ € N" and b € RN™ are given, and the vectors x, s € R" and
y € N are the unknown variables. The MTY P-C algorithm is a path following
method which approximately follows the so called central path, i.e. a well-defined
trajectory v > 0 > w(v) = (x(v), y(v), s(v)) lying within the set of strictly feasible
solutions of (1) and (2) and having the property that w* = lim,_,¢ w(v) exists and is a
primal-dual optimal solution of (1) and (2). The derivations of the two forementioned
iteration-complexity bounds share the fact that they both take into consideration the
geometry of the central path by exploiting the very intuitive idea that (most) path
following algorithms trace the straight parts of the central path faster than the remaining
curved parts. This idea was first introduced in a paper by Karmarkar [5] which analyzes
the convergence behavior of an interior-point algorithm for a very specific and simple
type of LP problems using the point of view of Riemannian Geometry.

The first forementioned iteration-complexity bound involves a certain integral
I(vp,v) = fvuf’ (k(v)/v)dv, which was first introduced by Sonnevend et al. [11].
The term « (v) can be interpreted as a measure of the curvature of the path at w(v)
in that the smaller its value, the more straight the path is at w(v), and hence the lar-
ger reduction of the duality gap is obtained by a step of a path following algorithm
from (points nearby) w(v). Stoer and Zhao [22] have formally given a rigorous com-

@ Springer



A strong bound on the integral of the central path curvature 107

plexity analysis of a variant of the MTY P-C algorithm based on the forementioned
curvature integral (see also [21]). More specifically, they have shown that the num-
ber of iterations for this variant of the MTY P-C algorithm to approximately traverse
the path from v; to vy is bounded by O(I (v, v;) + log(v; /vs)). In Sect. 2 of this
paper, we provide another link between the forementioned curvature integral and the
iteration-complexity of the MTY P-C algorithm. More specifically, this result shows
that the number of iterations of the MTY P-C algorithm for traversing the portion
{w(v) : v € [vy, v;]} of the central path multiplied by the square root of the opening
B > 0 of the outer neighborhood of the central path converges to the curvature integral
I(vy,v;) as B approaches 0. Hence, the integral not only gives an upper bound but
also a precise asymptotic estimate on the number of iterations performed by the MTY
P-C algorithm as the opening 8 approaches 0.

The second forementioned iteration-complexity bound is expressed in terms of a
condition number associated with the constraint matrix A, in addition to the usual
quantities m, n and v; /vy. A first bound of this type was obtained in the pioneering
work of Vavasis and Ye [19] in the context of a path following algorithm which
performs not only ordinary Newton steps but also another type of steps called layered
least squares (LLS) steps (see also [6,9] for variants of the latter algorithm). Using
the notion of crossover events, they showed that their method needs to perform at
most O(n?) LLS steps and o33 log(xa + n)) overall steps to obtain a primal-dual
optimal solution of (1) and (2), where )4 is a certain condition number associated
with A. As opposed to the MTY P-C algorithm, Vavasis and Ye’s algorithm is not
scale-invariant under the change of variables (x, y, s) = (DX, y, D‘lf), where D is
a positive diagonal matrix. Hence, when Vavasis and Ye’s algorithm is applied to the
scaled pair of LP problems, the number of iterations performed by it generally changes
and is now bounded by O (n3? log(xap +n)), as AD is the coefficient matrix for the
scaled pair of LP problems. Since x4p depends on D, the latter bound does as well.
The condition number x4 was first introduced implicitly by Dikin [1] in the study
of primal affine scaling (AS) algorithms and was later studied by several researchers
including Vanderbei and Lagarias [18], Todd [13], and Stewart [12]. Properties of x4
are studied in [2,4,16,17].

Using the notion of crossover events, LLS steps and a few other nontrivial ideas,
Monteiro and Tsuchiya [10] have shown that, for the MTY P-C algorithm, the number
of iterations needed to approximately traverse the central path from v; to vy is bounded
by O(n3? log(x} + n) 4+ T(vi/vy)), where x 7 is the infimum of y4p as D varies
over the set of positive diagonal matrices and 7'(¢) := min{n? log(logt), log t} for all
t > 0. The condition number x is clearly scale-invariant and the ratio x} /x4, as a
function of A, can be arbitrarily small (see [ 10]). Hence, while the iteration-complexity
obtained in [10] for the MTY P-C algorithm has the extra term 7' (v; /v ), its first term
can be considerably smaller than the bound obtained by Vavasis and Ye. Also note
that, as v; /vy grows to 0o, the iteration-complexity bound obtained in [10] is smaller
than the classical iteration-complexity bound of O(n 1/2 log(v;/vy)) established in [7]
for the MTY P-C algorithm.

In view of the above discussion, the iteration-complexity of the MTY P-C
algorithm can be bounded both as O/ (v, v;) + log(v;/vr)) and On3? log()a +
n) + log(vi/vys)). These two bounds raise the natural question of whether the terms
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I(vy,v;) and n3 log( X + n) are related in some way. The main and most difficult
result of this paper will be to show that the total curvature integral 7 (0, co) defi-
ned in a improper sense as the limit of /(vy, v;) as vy — 0 and v; — oo satisfies
1(0, 00) = O (1> log( X1 +n)), thereby showing that this integral is strongly bounded
by a polynomial of n and log x ;.

In their paper, Vavasis and Ye made the claim that the central path consists of
O(n?) long but straight continuous parts while the remaining curved portion of the
path has a “logarithmic length” bounded by O(n° log(a + n)). In this claim, the
O(n?) straight continuous parts of the central path correspond to the parts of the path
traversed by the O(n?) LLS steps while the remaining curved portion of the path
corresponds to the one traversed by ordinary path following steps. Hence, their claim
is based solely on the way their algorithm operates without being rigorously supported
by the geometric behavior of the central path itself. Our second main result of this
paper, which is obtained in the process of proving the main result mentioned above, is
to formally justify this claim using solely the curvature of the central path. This result
essentially shows that the points of the central path with curvature larger than a certain
threshold value k¥ > 0 lie in O (n?) intervals, each with logarithmic length bounded
by O(nlog(%}; +n) + log(@™).

This paper is organized as follows. In Sect. 2, we describe the curvature of the
central path, the integral based on this curvature and the MTY P-C algorithm. This
section also gives another explanation of how the iteration-complexity of the MTY
P-C algorithm relates to the integral and states the two main results of the paper.
Finally, it also presents a simple LP instance to illustrate the main results of the paper.
We remark that a reader trying to gain some insight into the results of this paper without
delving with their technicalities should only read the paper up to the end of Sect. 2.
Section 3 explains some basic tools used in the derivation of the main results such as
crossover events and LLS steps. Section 4 derives one of the main technical results
which plays a fundamental role in the derivation of the strong bound on (0, co).
The main results are established in Sect. 5 and some concluding remarks are made in
Sect. 6.

The following notation is used throughout our paper. We denote the vector of all
ones by e. Its dimension is always clear from the context. The symbols 5", 5 and
i)i’}r . denote the n-dimensional Euclidean space, the nonnegative orthant of A" and
the positive orthant of i", respectively. The set of all m x n matrices with real entries
is denoted by 0" *". If J is a finite index set then |J| denotes its cardinality, that is,
the number of elements of J. For J C {1, ...,n} and w € N", we let w; denote the
subvector [w;];cs; moreover, if E is an m x n matrix then E; denotes the m x |J|
submatrix of E corresponding to J. For a vector w € i”, we let max(w) and min(w)
denote the largest and the smallest component of w, respectively, Diag(w) denote the
diagonal matrix whose i-th diagonal element is w; fori =1, ..., n, and w~! denote
the vector [Diag(w)]_le whenever it is well-defined. For two vectors u, v € 0N", uv
denotes their Hadamard product, i.e. the vector in R" whose ith component is u;v;.
The Euclidean norm and the co-norm are denoted by || - || and || - ||~0, respectively.
For a matrix E, Im(E) denotes the subspace generated by the columns of E and
Ker(E) denotes the subspace orthogonal to the rows of E. The superscript 7 denotes
transpose.

@ Springer



A strong bound on the integral of the central path curvature 109

2 Relation between the MTY P-C algorithm and a curvature of the central path

In this section, we discuss the notion of a curvature of the central path and its rela-
tionship to the iteration-complexity of path-following algorithms. We then state the
two main results derived in this paper, namely: i) the derivation of a strong bound on
a certain (improper) integral of the forementioned curvature (Theorem 2.4); and ii) a
geometric characterization of the central path in terms of its curvature (Theorem 2.5).

2.1 Curvature of the central path

In this subsection we describe the assumptions imposed on the pair of dual LP pro-
blems (1) and (2) and review the definition of the primal-dual central path and its
corresponding 2-norm neighborhoods. We also introduce and motivate the notion of a
certain curvature of the central path and discuss previous works which have used this
curvature to derive iteration-complexity bounds of path-following algorithms which
take into account the geometry of the central path. Finally, we state two major results
derived in this paper, namely: 1) a strong bound on the forementioned curvature (see
Theorem 2.4); and 2) a geometric characterization of the central path in terms of its
curvature (see Theorem 2.5).

Given A € RN ¢ € R" and b € R™, consider the dual pair of linear programs
(1) and (2), where x € RN" and (y, s) € RN x N are their respective variables. The
set of strictly feasible solutions for these problems are

P = {(x e W' : Ax = b, x > 0},
D = {(y,s5) e " ATy 4+ 5=¢, 5 > 0},

respectively. Throughout the paper we make the following assumptions on the pair of
problems (1) and (2).

A.1 Pt and D are nonempty.
A.2 The rows of A are linearly independent.

Under the above assumptions, it is well-known that for any v > 0 the system

xXs = ve, 3)
Ax =b, x >0, 4
ATy+s=c, s > 0, )

has a unique solution w = (x, y, s), which we denote by w(v) = (x(v), y(v), s(v)).
The central path is the set consisting of all these solutions as v varies in (0, 00). As
v converges to zero, the path (x(v), y(v), s(v)) converges to a primal-dual optimal
solution (x*, y*, s*) for problems (1) and (2). Given a point w = (x, y,s) € PTT x
D+, its duality gap and its normalized duality gap are defined as x”s and u =
w(w) := xTs/n, respectively.
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We define the proximity measure of a point w = (x, y,s) € PT+ x DT with
respect to the central path by

¢w) = llxs/p —ell. (6)

Clearly, ¢ (w) = 0 if and only if w = w(u), or equivalently w coincides with its
associated central point. The 2-norm neighborhood of the central path with opening
B > 0 is defined as

N@B) :={we Pt x D : ¢p(w) < B).
The curvature of the central path is the function « : (0, co) — [0, co) defined as
k() == [vE)s)|'/? Vv >0, (7

where (x(v), y(v), s(v)) denote the derivative of the central path at v. The following
result states some simple facts about this function.

Lemma 2.1 The following statements hold:

1) k() < /n/2forallv > 0;

il) ifk(vg) = 0 for some vg > 0 then k(v) = 0 for every v > 0.

Proof Differentiating (3)—(5) with respect to v, we conclude that for every v > O:
XW)s) +xSW) =e, Ax(w) =0, ATy()+35@w) =0. ®)

To show i), fix v > 0 and define p := x(v)s(v) and g := x(v)s(v). Using (3) and
(8), we easily see that p + ¢ = e and pT g = 0. These identities, the Pythagorean
theorem, relation (3) and the definition of « (v) then imply that

2c()?* =2lpgll < 2lpll gl < IpI* + lgl* = llell* = n,

from which i) follows. To show ii), assume that « (vg) = O for some vy > 0, and define
w() = wv)+(v—rp)w(vy) forevery v > 0. Using the assumption that x (vg) = 0,
and hence that x (vg)s(vg) = 0, we easily see that w(v) = (x(v), y(v), §(v)) satisfies
system (3)—(5) for every v > 0. Since the solution of this system is unique, it follows
that for every v > 0, w(v) = w(v) = w(vg) + (v — vo)w(vp), and hence w(v) =
w(vp). Clearly, this implies that x (v) = «(vg) = 0 for every v > 0. O

Since the case covered by statement ii) of Lemma 2.1 is trivial, from now on we
make the following assumption which discards this case.

A3 «(v) > 0 forevery v > 0.

To give some intuition behind the definition (7), let v > 0 and B € (0, 1) be given,
and consider the set

TB,v):={teR:wh) —tv®) e N(B)}
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It can be easily shown that

l‘2

—1

T(B,v) = [zem: ; K2 (v) sﬁ],

and hence that 7 (B, v) is a closed interval containing O whose left endpoint (8, v)
and right endpoint t+ (8, v) are given by

) . ~ )
GracopZ—1 P = 0o p s 1

1~ (B,v) = &)

Note that the point w(v) — tvw(v) is nothing more than the first-order estimation of
the central path point w((1 — #)v). As ¢ varies, this set of points defines a line tangent
to the central path at w(v). The scalars r € N in the interval 7 (8, v) correspond to
points in this tangent line whose distance to the central path defined by (6) is less than
or equal to . Observe that the smaller the curvature at v is, the larger the interval
T (B, v) becomes, and hence the larger the region in which the first-order estimation
w(v) — tvw(v) provides a B-approximation of the central path. Note also that the
length of the interval 7 (B, v) converges to 0 as 8 | 0. However, for fixed v > 0 and
as B | 0, the length of this interval divided by /B converges to a quantity related to
the « (v) as the following result states.

Proposition 2.2 For every v > 0, we have

(B v)l By 1
m-——— =

li =lim ———F = ——

Bl /B B0 /B K (V)
Proof 1t follows as an immediate consequence of (9). O
Given v; > vy € [0, oo], the following integral

Vi

, )
(g, v) = - dv (10)

Vf

is known to play a fundamental role in the iteration-complexity analysis of primal-dual
path following algorithm. This integral was first introduced by Sonnevend et al. [11]
with the goal of deriving iteration-complexity bounds for path-following algorithms
which take into account the geometric structure of the central path. Moreover, Zhao
and Stoer [22] have shown that, when started from a suitably centered initial iterate
w', a variant of the MTY P-C algorithm generates an iterate w/ satisfying u(w/) <
vy in at most O (I(vs, v;) +log(vi/vy)) iterations, where v; := p(w’). Another
result along the same direction is derived in the next subsection which shows that the
number of iterations to reduce p from pu = v; to u < vy asymptotically approaches
I(vy, vi)/+/B., as the opening B of the outer neighborhood employed by the MTY P-C
algorithm tends to O.
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One of the goals of this paper is to provide a strong bound on the improper integral
1(0, 0o). Before presenting this bound, we introduce an important notion of a condition
number associated with the constraint matrix A. Let D denote the set of all positive
definite n x n diagonal matrices and define

XA = sup {||AT(ADAT)—1AD|| :De D} < 0. (11)

The parameter x4 plays a fundamental role in the complexity analysis of algorithms
for linear programming and layered least squares problems (see [19] and references
therein). Its finiteness has been firstly established by Dikin [1]. Other authors have
also given alternative derivations of the finiteness of x 4 (see for example Stewart [12],
Todd [13] and Vanderbei and Lagarias [18]).

We summarize in the next proposition a few important facts about the parameter
XA-
Proposition 2.3 Let A € R"™*" with full row rank be given. Then, the following
statements hold:

a) XHA = XA for any nonsingular matrix H € R"™*™,;

b) xa =max{|G'A| : G € G} where G denotes the set of all m x m nonsingular
submatrices of A;

c) Ifthe entries of A are all integers, then x 4 is bounded by 204 where L 4 is the
input bit length of A;

d) x4 = xr forany F € RO gych that Ker(A) = Im(FT).

Proof Statement a) readily follows from the definition (11). The inequality x4 >
max{|G~'A|| : G € G} is established in Lemma 3 of [19] while the proof of the
reverse inequality is given in [13] (see also Theorem 1 of [14]). Hence, b) holds. The
proof of ¢) can be found in Lemma 24 of [19]. A proof of d) can be found in [4]. O

We are now in a position to state the main result of this paper which gives a strong
bound on 7 (0, 00). Its proof is quite involved and is the subject of Sects. 3, 4 and 35,
with the actual proof given at the end of Sect. 5.

Theorem 2.4 We have
10, 00) = O™ log (i + n)). (12)
where X3 := inf{xap : D € D}.

The central path is scale-invariant in the following sense. If the change of variables
(x,y,s) = (DX, y, D_li), for some D € D, is performed on the pair of problems (1)
and (2), then the central path (X (v), y(v), §(v)) with respect to resulting dual pair of
scaled LP problems is related to the original central path (x (v), y(v), s(v)) according
to (x(v), y(v), s(v)) = (DX (v), y(v), D~'5(v)), i.e. the two paths are essentially the
same entity. Hence the curvature of the two central paths at a certain v > 0 coincide,
that is the curvature of the central path is invariant under the above transformation.
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A strong bound on the integral of the central path curvature 113

In Sects. 35, we will consider only the pair of LP problems and show that 7 (0, 0o) <
(9(713'5 log(x 4 +n)) (see Theorem 5.10). It turns out that, in view of the observation in
the previous paragraph, this inequality implies (12). Indeed, applying this inequality
to the scaled pair of LP problems corresponding to a given D € D, we conclude that
1(0,0) < On3> log(xap +n)) since I (0, o) is invariant. Since this relation holds
for every D € D, it follows from the definition of )Zj that (12) holds.

In the process of proving the above result, we will establish the following geometric
result about the central path.

Theorem 2.5 For any constant k € (0, /n/2), there exist | < n(n — 1)/2 closed
intervals I, = [dy, ex), k =1, ...,1, such that:

1) exy1 <diforallk=1,...,1—1;
i) (v>0:k(w)>i} CU_ I
iii) log(ex/dy) = O (n log(x} +n) +n| 10g/2|)f0rallk =1,...,L

The above result says that the set of points with large curvature, i.e. with curvature
greater than or equal to i, is contained in at most On?) intervals, each with lengthina
logarithmic scale bounded by O (n log(x} + n) + n|logk |). The rate of convergence
of path-following algorithms along this part of the central path is slow but the result
above says that this curved part is generally a small portion of the central path. On the
other hand, the remaining straight part of the central path is generally much longer but
path-following algorithms exhibit fast rate of convergence along it.

Finally, by reasoning exactly as in the two paragraphs following Theorem 2.4, we
observe that to establish iii) of Theorem 2.5, it suffices to show that log(ex/dy) =
O (nlog(xa +n) +nllogkl) forallk =1, ..., (see Theorem 5.5).

2.2 Relation between the MTY P-C algorithm and the curvature integral

In this subsection we review the well-known MTY P-C algorithm introduced in [7]
and the iteration-complexity bounds that have been obtained in [7] and [10] for it. We
then establish a result showing that the number of iterations to reduce p from p© = v;
to u < vy can be asymptotically estimated as I (vs, v;)/+/B as the opening B of the
central path neighborhood used by the MTY P-C algorithm approaches 0.

Each iteration of the MTY P-C algorithm consists of two steps, namely the predictor
(or affine scaling) step and the corrector (or centrality) step. The search direction used
by both steps at a given point w = (x, y, s) € PT1 x DT is the unique solution of
the following linear system of equations

SAx +xAs = oue — xs,
AAx =0, (13)
ATAy + As =0,

where © = u(w) and o € [0, 1] is a prespecified parameter, commonly referred to

as the centrality parameter. When o = 0, we denote the solution of (13) by Aw? and
refer to it as the (primal-dual) affine scaling (AS) direction at w; it is the direction
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used in the predictor step. When o = 1, we denote the solution of (13) by Aw® and
refer to it as the centrality direction at wy; it is the direction used in the corrector step.

To describe an entire iteration of the MTY P-C algorithm, suppose that a constant
B € (0, 1/2] is given. Given a point w = (x, y, s) € N (B?), this algorithm generates
the next point wt = (x*, yT,st) € N(B?) as follows. It first moves along the
direction Aw? until it hits the boundary of the larger neighborhood N (B). More
specifically, it computes the point w? := w + o, Aw? where

ay :=supfa € [0,1]: w + o' Aw? € N(B), Yo' € [0, al}. (14)

Next, the point w* inside the smaller neighborhood N(8?) is generated by taking
a unit step along the centrality direction Aw® at the point w?, that is, w™ = w? +
Aw® e N(B?). Starting from a point w® € N(B?) and successively performing
iterations as described above, the MTY P-C algorithm generates a sequence of points
{wk} € N(B%) which converges to the primal-dual optimal face of problems (1) and
2).

The following iteration-complexity bound for the MTY P-C algorithm was obtained
in [7] and [10].

Theorem 2.6 Given 0 < € < 1 and an initial point w° € N(8%) with B € (0, 1/2],
the MTY P-C algorithm generates an iterate w* € N'(B?) satisfying u(w*) < e (w®)
in at most

o (min{ﬁlog(e—l), T(e ") +n> log(x% +n)}) (15)
iterations, where T (t) := min{n> log(logt), logt} forall t > 0.

As mentioned in the previous subsection, the curvature integral / (v, v;) has been
used to provide iteration-complexity bounds for primal-dual path following algo-
rithms. Zhao and Stoer [22] have shown that, when started from a suitably centered
initial iterate w', a variant of the MTY P-C algorithm generates an iterate w/ satisfying
p(w’) < vy inatmost O (I(vy, v;) +log(vi/vy)), where v; == pu(w').

Our next result gives another relationship between the number of iterations of the
MTY P-C algorithm and the above integral.

Theorem 2.7 Let B € (0, 1/2]. For given w e N(B) and 0 < vy < ,u(wo), denote
by #(w?, v, B) the number of iterations of the MTY P-C algorithm with B € (0, 1/2]
needed to reduce the duality gap from v; = u(w°) to vy. Then,

Lvp,v)/VB

p—0 #wO vs, B) I (16)

Before giving the proof of the above result, we will first state a few easy but
important technical results. Given r € ', | and v > 0, the system of equations

xs =vr, Ax =b, ATy+s=c, a7

has a unique solution w = (x,y,s) € R x R" x R, which we denote by
w,r) = (x(v,r), y(v,r), s(v, r)). It is well-known that the map (v, r) € N4y X
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M w(v,r)is analytic. Clearly, w(v, e) = w(v) forevery v > 0. We will denote
the partial derivative of w(v, ) with respect to v simply by w(v, ). The following
result relates the affine scaling direction Aw®(w) at the point w € P x DT with
this partial derivative.

Lemma 2.8 For every w € PTT x DV, we have Aw®(w) = —uw(u, r) where
w=pu(w)andr =r(w) = xs/u.

Proof Differentiating (17) with respect to v and using the first relation in (17), we
easily see that —uw(u, r) is a solution of the linear system (13) with 0 = 0, and
hence that Aw*(w) = —puw(u, r). m|

We are now ready to prove Theorem 2.7.

Proof of Theorem 2.7 Define ¥ (v, r) := vx(v,r)s(v,r) for every v > 0. Clearly,
¥ (v, r) is analytic over the set Ry x N} | . Itis easy to see that this implies that there
exists a constant C = C(vy, v;) > 0 such that

max {|Y(v,r) =¥ (v, e)| 1 v e vy, vl} < Clr —ell, (18)

for every r lying in the closed ball {r € R : ||r —e| < 1/2}. Let w?, ..., wX be
a (finite) sequence generated by the MTY P-C algorithm with opening 8 satisfying
the conditions that o = v; and ug < vy < pug-—1, where py = ;L(wk) for all
k =0,...,K. By Lemma 2.8, we have that Aw“(wk) = —urw(pg, rk), where
rk = xksk/uk, forevery k =0, ..., K. It is easy to see that the stepsize a,f defined
in (14) at iterate wk satisfies
5 Ax(wk) Ast (w*) ‘
Mk

= [ a—ap o — o+ @y | = |a"+ @y (|
(19)

(1—a)p = H(l —ark —e) + (@)

where the second last equality follows from the definition (-, -) and Lemma 2.8 and
the vector ¢ in the last expression is defined as

" == (1 —a)* =) + @)Y i, ) = ¥, )]
Since off € [0, 1] and ¥ — e|| < B2 < 1/4, it follows from the above relation and

(18) that ||g¥|| < (C + 1)||r* — e|| = O(B?). This estimate together with (7) and (19)
then imply that

@)k (ue)? = @DV (e, @l = O(B). (20)

Noting that the quantity «(v) is bounded below by a positive constant over the
(compact) interval [vy, v;] in view of Assumption A.3, it follows from (20) that
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ay = O(B'/?%). This conclusion together with (19) again then imply that

@)k (0? = @Y (e 0l = B (14081 @1

Using the identity pr+1 = (1 — af ), relation (21), the mean value theorem and the
compactness of the interval [v s, v;], it is easy to see that

Ik
/ k) dv = ) (mk — pks1) + O ((Mk - Mk+1)2)
v Mk

Hk+1

= otk (up) + O (@)1} = otk (o) + O(B)

=7 (1+06") " + 0ep).

where the second last equality follows from the fact that of = O(8 172y and py < v
for all k. The last relation and (21) then imply

Vi

Ivp,v)/VB 1 /K(U) W
#wo v, By KB2) v
vf
L 7 Kk(v) MK_IK(V)
~ KB EM/H Tvarv/ Tdv

Since af = O(B 1/ 2), we have that «f converges to 0, as § tends to 0, for every

k =0,..., K — 1. This observation implies that K = K () must converge to co as
B tends to 0. Using this observation in the previous relation, we conclude that (16)
holds. =

Before ending this subsection, we introduce a new canonical parametrization of
the central path based on the function n(v) := (0, v). Note that this function is well-
defined and strictly increasing in view of Assumption A.3 and Theorem 2.4. Hence,
it has an inverse v(n) whose domain is the open interval (0, 1), where 1 := 1 (0, 00).
Using this function, we can reparametrize the central path w(v) in terms of n as
w(n) = w(v(n)). This parametrization is quite natural in the sense that the iteration-
complexity of the MTY P-C algorithm to trace the reparametrized central path from
n = n; ton =ny < n; can be estimated as (1; — 1¢)/+/p. It would be worth noting
that the MTY P-C algorithm admits an interpretation as a predictor-corrector type
numerical integration formula of an ordinary differential equation with respect to this
parametrization 7.
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2.3 An illustrative example

In this subsection, we consider a simple LP instance to illustrate the results described
in Sects. 2.1 and 2.2. The first goal of this example is to illustrate the result of Theorem
2.7 which asymptotically relates the number of iterations performed by the MTY P-C
algorithm with the curvature integral. The second goal is to illustrate how the straight
parts of the primal-dual central path actually look as being the curved parts of the
dual-only central path, thereby showing that examination of only one of the primal
or dual components of the central path might give you the wrong indication of what
pieces of the (primal-dual) central path constitute its straight parts.
Consider the following simple LP instance

max by
s.t. ¢— ATy >0,

where
6 6

e 0
—107° 2./6
a=| o V2 V2 22| o[-0, =] 3
3 3 3 —1 0
_11 l l 0

3 3 3

The feasible region of this LP instance (which we refer to as the dual problem) is a
tetrahedron which is drawn together with the (dual) central path in Fig. 1. By choosing
|b3] > |b2| > |b1| forces the dual central path to make two sharp turns as the optimal
solution, i.e. the origin, is approached, namely: they occur as the facet and edge of
the tetrahedron lying in the (y1, y2)-plane and along the yj-axis, respectively, are
approached.

Y4 2 0 Y2

Fig. 1 Figure for the LP instance
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Figure 2 plots the number of iterations performed by the MTY P-C algorithm versus
the logarithm of the current duality gap for different values of the opening 8, namely
when /B is equal to 0.0025, 0.005, 0.01 and 0.02, respectively. (The points in the
graph is plotted every ten iterations of the MTY P-C algorithm.) Observe that the
points corresponding to the same value of § appear to form a smooth curve and that
the different “curves”, except for the different scalings along the vertical axis, have
the same shape. In fact, Theorem 2.7 claims that by changing the scaling along the
vertical axis, i.e. by multiplying the number of iterations by /B, the curves converge
to a well-defined smooth curve (see Fig. 3) defined by the set of points

vi
Kk(v)
loguw, | —dv]:0<u=<vy¢,
v

i

where v; denotes the duality gap at the initial iterate.

In Fig. 4, the forementioned limiting curve is plotted again. It is easy to see that the
absolute value of the slope of this curve at log u is exactly the curvature « (). Note
that three continuous parts of this curve are drawn using circles. They correspond to
the parts of the central path where the duality gap reduces slowly, i.e. the curvature is
large. It is interesting to note that these three pieces of the curve correspond to the three
continuous pieces (drawn in circles) of the dual-only central path plotted in Fig. 1.
Note that these curved pieces actually look quite straight in the dual space.

On the other hand, in Fig. 4, the two continuous parts (drawn using normal dots)
between the three continuous parts mentioned above correspond to the parts of the
central path where the curvature is small, i.e., the duality gap reduces quickly. It is
interesting to note that these two pieces of the curve correspond to the two continuous
pieces (drawn in normal dots) of the dual-only central path plotted in Fig. 1. Note that

3500 - . : : : :

3000 [

2500

2000 [

1500

1000

The number of iterations

0
-30

Fig. 2 log u versus #(w?, i, B) with u(w®) = 102 (- : /B = 0.0025; + : /B = 0.005; *: J/B =
0.01; o: /B =0.02)
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(The number of iterations)*(Square root of beta)
[6,]

%0 25 -20 -15 -10 -5 0 5
log (mu)

Fig. 3 logp versus /B - #(w?, u, ) with u(w® = 102 (- : B = 0.0025; + : /B = 0.005;
*:4/B=001; o:/B=0.02)

(The number of iterations)*(Square root of beta)

-30 25 -20 -15 -10 -5 0 5
log (mu)

Fig. 4 log u versus /B - #(102, 1, B) (the solid dots and circles corresponding to the ones in Fig. 1)

these pieces actually look like points making very sharp turns in the dual space in spite
of the fact that the curvature is small.

Hence, we conclude that examination of the dual central path only may give us
the wrong perception of what constitute the curved parts of the primal-dual central
path. In this example, the two straight parts of the primal-dual central path actually
correspond to the two sharp turns of the dual central path drawn in Fig. 1.

Finally, we plot in Fig. 5 the canonical parametrization n(u) = (0, ) versus
log . Note that the boundedness of the integral can be observed in this figure. The
limit 7 (0, oo) of the parametrization n(u) as u — oo depends on b and c, but it is
strongly bounded by O (n3- log( 4 +n)).
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Fig. 5 log i versus 9
n(w) = 1(0, )
8}
7F
6
)
E sl
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0

3 Basic tools

In this section we introduce the basic tools that will be used in the proof of Theorem 2.4.
The analysis heavily relies on the notion of crossover events due to Vavasis and Ye [19].
In Sect. 3.1, we give a definition of crossover event which is slightly different than the
one introduced in [19] and then discuss some of its properties. In Sect. 3.2, we describe
the notion of an LLS direction introduced in [19] and then state a proximity result that
gives sufficient conditions under which the AS direction can be well approximated
by an LLS direction. We also review from a different perspective an important result
from [19], namely Lemma 17 of [19], that essentially guarantees the occurrence of
crossover events. Since this result is stated in terms of the residual of an LLS step,
the use of the proximity result of Sect. 3.2 allows us to obtain a similar result stated
in terms of the residual of the AS direction. In Sect. 3.3, we introduce two ordered
partitions of the set of variables which play an important role in our analysis.

3.1 Crossover events

In this subsection we discuss the important notion of a crossover event developed by
Vavasis and Ye [19].

Definition For indices i # j € {l,...,n}, scalars 0 < v; < vp, and a constant
C > 1, aC-crossover event for the pair (i, j) is said to occur on the interval (vi, vg] if

50) _xn0) _,

there exists v € (v1, vg] such that = <dC,
si(v xj(v)

50 _ xO) 22

Csi) X0

> C forall v/ < vy.
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Moreover, the interval (v;, vg] is said to contain a C-crossover event if (22) holds for
some indices i # j € {1,...,n}.

Note that the notion of a crossover event is independent of any algorithm and is
a property of the central path only. We have the following simple but crucial result
about crossover events.

Proposition 3.1 Let C > 1 be a given constant. There can be at most n(n — 1)/2
disjoint intervals of the form (v, vo] containing C-crossover events.

3.2 LLS directions and their relationship with the AS direction

In this subsection we describe another type of direction which plays an important role
on a criterion which guarantees the occurrence of crossover events (see Lemma 3.3),
namely the layered least squares (LLS) direction, which was first introduced by Vavasis
and Ye in [19]. We also state a proximity result which describes how the AS direction
can be well-approximated by suitable LLS directions.

For any point w = (x, y,s) € PT x D, we define

S(w) := s/ 2x" V% e |, (23)

Moreover, for any search direction Aw = (Ax, Ay, As) at w, we refer to the quantity

8 Ax) §'s+A
(Rx. Rs) = ( (x + Ax) ’ (s + s))
NG NG
(xl/zsl/z—i—SAx x1/2s1/2+8_1As)
N ’ Vi ’
where § := §(w), to as the residual of Aw (at w). We will denote the residual of the

affine scaling direction Aw?® = (Ax?, Ay?, As?) at w as (Rx*(w), Rs*(w)). Note
that if (Rx?, Rs?) := (Rx*(w), Rs*(w)) and § := §(w), then

(24)

1 1
Rx?* = —?S_lASa, Rs* = —?(SAxa, (25)
I w
and
xl/2sl/2
Rx* + Rs* = , (26)
NG

due to the fact that (Ax?®, Ay?, As?) satisfies the first equation in (13) with o = 0.
The following quantity plays an important role in our analysis:

g4, (w) := max {min {|Rx}(w)|., |Rs*(w)|}}. (27)

3

We will now give the definition of the LLS direction. Let w = (x,y,s) €
Pt x DT and a partition J = (Ji, ..., Jp,) of the index set {1, ..., n} be given
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and let 6 := §(w). The primal LLS direction Ax! = (Axl}l, e, Axl}p) at w with
respect to J is defined recursively according to the order Axl}p, R Axl}l as fol-
lows. Assume that the components Axl}p, R Axl}k+l have been determined. Let

Iy, : R" — M’k denote the projection map defined as IT g () = uy, forallu e N".
Then Axl}k := I, (Ly) where Ly is given by

Ly := Argmin g, cgin {||81k (x5, + Axp)|?: Ax € Liﬂ}
— Argmin o {||5,k (xg + Axg)l? : Ax € Ker(A), Axy,

:Axl}’, forallizk—f-l,...,p}, (28)

with the convention that L’Ig 41 = Ker(A). The slack component Astt = (Asl}l, e,
Asl}p) of the dual LLS direction (Ay“, As™y at w with respect to J is defined recursi-
vely as follows. Assume that the components Asl}l ey Asl}k_] have been determined.

Then Asl}k := I, (Ly) where Lj is given by

L, = Argmin e {187 (o + Asp) 12 As e L )

= Argmin g {||5;kl (57, + Asy)l? - As e Im(AT), Asj, = Asl}i
foralli =1,...,k—1}, (29)

with the convention that Lf) = Im(AT). Finally, once As"! has been determined, the
component Ayl is determined from the relation A7 Ay!! + As'l = 0.

It is easy to verify that the AS direction is a special LLS direction, namely the one
with respect to the only partition in which p = 1 (see Sect. 5 of [19]). Clearly, the
LLS direction at a given w € P** x Dt depends on the partition J = (Ji, ..., J,)
used.

We next introduce some more definitions and notation which will be used throu-
ghout the paper. Given a partition J = (J1,...,Jp) of {1,...,n} and a point w =
(x,y,5) € P™" x D+, we define

gap (w, J) := min{ j(w

):iEJkandjeJIforsomel§k<l§p],

i (w)
_ min(8y,,, (w), ..., 8y, (w))‘ (30)
I<k=p—-1 max(dy (w), ..., 8 (w))

(By convention, we let gap (w, J) := oo if p = 1.) Moreover, the partition J is said
to be ordered at w if gap (w, J) > 1, or equivalently, if forany 1 < k <[ < p, we
have §; (w) < §;(w) for any i € J; and j € J;. Note that the order of the indices
within a layer J; of an ordered partition J at w is irrelevant, which is the reason for
viewing J as a set instead of an ordered tuple.
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Note that when J is ordered at w, we have:

3j(w)
i (w)
min(81k+1 (w))

= min — 7 (3D
1<k<p—1 max(dy, (w))

gap(w,J):min[ :ieJkandjeJk+1f0rsomelgk<p]

Note also that for the special where w = w(v), we have

xi(v) . .
cieJrand j € Jyforsomel <k <l <p;. (32
xj(v)

gap (w(v), J) = min H

The following result, whose proof can be found in [9], gives an upper bound on the
distance between the AS direction at a given w € PT* x D** and a LLS direction at
the same point in terms of n, x4 and gap (w, J), where J is the partition corresponding
to the LLS direction. It essentially states that the larger gap (w, J) is, the closer these
two directions will be to one another.

Proposition 3.2 Let w = (x, y,s) € P™+ x D" and a partition J = (J1, ..., Jp)
of {1, ...,n} be given, and let (Rx?*, Rs?*) and (Rx", Rs") denote the residuals of
the AS direction at w and of the LLS direction at w with respect to J, respectively. If
gap (w, J) > 4 p xa, then

12 X
max | |Ret = Re] L [Re RV ] < BRI
o0 00 gap (w, J)

In view of the above result, the AS direction can be well approximated by LLS
directions with respect to partitions J which have large gaps. Obviously, the LLS
direction with p = 1, which is the AS direction, provides the perfect approximation
to the AS direction itself. However, this kind of trivial approximation is not useful
for us due to the need of keeping the “spread” of some layers J; under control (see
Lemma 3.3 below). For a point w € P** x D+ and a partition J = (Ji, ..., Jp)
of {1, ..., n}, the spread of the layer J; at w, denoted by spr(w, J), is defined as

max (8, (w))

SO Ji) = 6 )

Vk=1,...,p.

We will now state aresult due to Vavasis and Ye which provides a sufficient condition
for the occurrence of a crossover event on a interval (v/, v]. The result is an immediate
consequence of Lemma 17 of [19] and the proof of a slightly more general version of
this result can be found in Lemma 3.4 of [9].

Lemma 3.3 LetJ = (J1, ..., Jp) beanordered partition at w(v) for some v > 0. Let

(Rx“, Rs“) denote the residual of the LLS direction (Ax”, Ayu, Asn) at w(v) with
respect to J. Then, for any index g € {1, ..., p}, any constant Cy > spr(w(v), Jg),
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and any v’ € (0, v) such that
11 11
v/ ||ijq ||oo||Rqu lloo
=< Vo
v n°Cyx4

the interval (V', v] contains a C,-crossover event.
q

, (33)

3.3 Two important ordered partitions

In this subsection we describe two ordered partitions which play an important role in
our analysis.

The first ordered partition is due to Vavasis and Ye [19]. Given a point w €
P+t x DT and a parameter g > 1, this partition, which we refer to as the VY
g-partition at w, is defined as follows. Let (iy, ..., i,) be an ordering of {1, ..., n}
such that §;) < ... <§;,, where § = 8(w). Fork =2,...,n,letry :=§;/8;_, and
define r| :=0o.Let 1 =k < ... <k, be all the indices k such thatr; > g. The VY
g-partition J isthendefinedas J = (J1, ..., Jp), where J, := {ikq, iqu, A ikq+] 1}
forallg =1, ..., p. (Here, by convention, k1 := n + 1.) More generally, given a
subset I C {1, ..., n}, we can similarly define the VY g-partition of I at w by taking
an ordering (i1, ..., i,) of I satisfying §;) < --- < §;, where m = |I|, defining the
ratios rg, - -+ , 1y, as above, and proceeding exactly as in the construction above to
obtain an ordered partition J = (Jy, ..., Jp) of I.

It is easy to see that the following result holds for the partition J described in the
previous paragraph (see Sect. 5 of [19]).

Proposition 3.4 Given a subset I C {1,...,n}, a point w € Pt x D and a
constant g > 1, the VY g-partition J = (J1, ..., Jp) of I at w satisfies gap (w, J) > g
and spr(Jy) < glal < g" forallg =1, ..., p.

The second ordered partition at a given point w € P+ x DT which is heavily
used in our analysis is obtained as follows. First, we compute the AS-bipartition
(B, N) = (B(w), N(w)) at w as

B(w) :={i : |Rsj(w)| < [Rxj(w)|}, N(w):={i:|Rsj(w)| > |Rxj(w)|}. (34)

Next, anorder (i1, . .., i) of the index variablesis chosenso that§;, < ... < §;,.Then,
the first block of consecutive indices in the n-tuple (i1, .. ., i,) lying in the same set B
or N are placed in the first layer 77, the next block of consecutive indices lying in the
other setis placed in 7>, and so on. As an example assume that (i1, i», i3, i, i5, i, I7) €
BxBxN xBxBxN xN.Inthis case, wehave J; = {i1, i2}, J» = {i3}, T3 = {is, i5}
and J1 = {i¢, i7}. A partition obtained according to the above construction is clearly
ordered at w. We refer to it as an ordered AS—partition at w, and denote it by J (w).
Finally, for a point w € PTF x D, we define

gap (w) = gap (w, J (w)). (35)

Clearly, gap (w) > 1 forall w € PT x DT,
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Another equivalent way of defining an ordered AS—partition is as a partition J =
Ty ..., Jp) of {1,...,n} which is ordered at w (i.e., gap (w, J) > 1) and has
the property that J; € B(w) (resp., Jx € N(w)) implies Jz+1 S N(w) (resp.,
Jk+1 € B(w)), foreveryk =1,...,1 — 1.

Note that an ordered AS—partition at w is not uniquely determined since there can
be more than one n-tuple (i1, . .., i,) satisfying 6;, < ... <§;, . This situation happens
exactly when there are two or more indices i with the same value for §;. It can be easily
seen that there exists a unique ordered AS—partition at w if and only if there do not
existi € B(w) and j € N(w) such that §; = §;, or equivalently gap (w) = 1.

The following result will be constantly invoked throughout our presentation and
follows as an immediate consequence of the second definition of an ordered AS-—
partition.

Proposition 3.5 Let w, W be points in Pt x DT satisfying (B(W), N()) =
(B(w), N(w)) and let J = (T, ..., ;) be an ordered AS—partition at w. If gap
(w, J) > 1, then J is also an ordered AS-partition at W, and hence gap (W) =
gap (0, J).

For a point w € Pt x DT, note that (27) and (34) imply that

ebo (w) = max {||Rxfy () [lco, Rs(w)lloo} (36)

where B := B(w) and N := N (w).

Finally, throughout this paper, if f(-) is a function defined in P44+ x D4, we will
sometimes denote the value f(w(v)) simply by f (v). Forexample, B(v), N (v), J (v),
Rx*(v), Rs*(v), gap (v) and &3, (v) will denote the quantities B(w(v)), N(w(v)),
Jw(®)), Rx*(w(v)), Rs*(w(v)), gap (w(v)) and &3, (w(v)), respectively.

4 Technical results

In this section, we prove a technical result, namely Lemma 4.11, which plays a
fundamental role in the proof of Theorem 2.4. This result gives an upper bound on
the integral 7 (vq, vp) in terms of the quantities 5 (vo), gap (vp) and the ratio vy /vy,
whenever the latter is not too small. With the exception of Lemmas 4.1 and 4.11, this
section may be skipped on a first reading without any loss of continuity.

Lemmad4.1 Let v > 0 be given and let (B, N) denote the AS-partition at w(v).
Consider the vectors u, v € W' defined as

o — | RSt ifieB; [Rx;‘(v), ifi € B;
! Rx}(v), ifi € N, ! Rsl(v), ifi € N,
foreveryi =1, ..., n. Then, the following statements hold:

i) v >max{1/2,|u;|}foralli =1,...,n (and hence, ||v| > /n/2);
i) &5 (v) = llulleo < llull < V]l < /n;
iii) &3, (1)/2 < k(v)? < el (v).
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Proof By the definition of the vectors # and v and the partition (B, N), we have
that [u;| = min{|Rx?(v)|, [Rs{(v)|} < max{|Rx}(V)|, |Rs}(v)|} = |v;| foralli =
1,...,n. Since Rx*(v) and Rs*(v) are orthogonal and Rx?(v) + Rs*(v) = e, we
have that

utv=e, ulv=0. 37

If v; < 1/2 for some i then, we would have u; = 1 — v; > 1/2 > v;, which is not
possible due to the fact that |u;| < |v;|. Hence, i) follows. The equality and the first
two inequalities of ii) are immediate. The last inequality of ii) follows from (37). To
show iii), first note that

k() = [vi(s)| =

Ax(n)A
M = [Rx*(WRs* )| = [luv].

Statement iii) now follows by noting that i) and ii) imply that

a
80"2(”) < ””g“ < @ < min@)lul] < Juvll < lulloollvll < e (V.

]

Lemma 4.1(iii) shows that the integrand of the integral 7 (v1, vg) is majorized by the
term /n €2, (v). Our main task now will be to majorize this quantity by an expression
involving €2 (vp), gap (vo)~! and the ratio vg/v. Since g2, (v) is given by (36) and
the quantities Rx®(v) and Rs®(v) are projections onto diagonally scaled subspaces,
it is important to understand how the sizes of these projections vary as the diagonal
scalings defining the subspaces change. The next result addresses this issue. For two
vectors u, v € Siﬁ 4, define

A(v;u)::min”‘a%—e” :a>0].

oo

Lemma 4.2 Fori= 1,2, let h; € W' and d; € R’} | be given and define

pi » = argmin, g {||h; — pll : Dip € L}
= argmin g (|| p|l : D7 (hi — p) € L}, (38)

where D; := Diag(d;), L is a given subspace of W' and L+ denotes its orthogonal
complement. Then,

Ip2ll = ha — hill + Aatll2e]l + (1 + Azl pall (39)
lha = p2ll = lha — hill + Awpallhll + (1 + A) 1 — pall, (40)
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where A1y := A(dy; da) and Apy := A(do; dy). In particular, if hy = hy = e, then

Ip2ll < Ao/ + (1 + A pill,s (41)
lha — pall < App/n+ (1+ Ap)llhy — pi- (42)

Proof Let& > 0 be such that Ay = ||&dad; " — el|oo. Define py := hy — @Dy D}
(h1 — p1) and note that D5 ' (hy — p2) = @Dy ' (h) — p1) € L, and hence that p; is
feasible for the second problem in (38) with i = 2. This observation and the fact that
&lldad; oo < 1+ Az then imply

Ip2ll < 121l < llho — &D2 Dy (hy — py)|
< |lhy — hy + (I = &D2 Dy Yy +a&Dr Dy py |
< 2 = hill + lle — &dad; Moo 11 || + llGdad; oo | p1 I
< |lh2 = hill + Aol + (1 + A2 I pal,

which shows (39). The proof of (40) is based on similar arguments. The last conclusion
of the lemma follows as an immediate consequence of (39) and (40) and the assumption
that hy = hy = e. O

Given A € W"*", h € W" and z € N’} |, consider the projection p0 =p(z;h, A) €
N given by

p° = argmin , g {|lh — p|I* : AZp =0}, (43)
where Z := Diag(z). It can be easily shown that for every v > 0:
Rx"(v) =e—pv), Rs"(v) = p(), (44)

where p(v) := p(x(v); e, A). Using Lemma 4.2, it is possible to relate the size of p(v)
(resp., e — p(v)) with that of p(vg) (resp., e — p(1p)), but the relation will depend on
the quantity A(x(v), x(vg)), which can be very large due to the substantial variations
that the different components of x (v)/x(vp) undergo as v changes. However, the two
similar quantities A(xp(v), xp(vg)) and A(xy (v), xn (vo)) individually can be shown
to be small enough for our purposes (see Lemma 4.8). In order to take advantage of
this observation, it is necessary to work with a set of projections approximating the
projection p(z; h, A), where each projection is over a subspace defined by a subset of
variables from either xp or xy.

For a given scaling vector z € %", , and partition J, the next lemma, whose proof
is given in the Appendix, shows that if gap (z, J) is large then the projection matrix
onto Ker (A Diag(z)) can be well approximated by a block diagonal matrix where each
block is a projection matrix associated with a layer of J.

Lemma 4.3 Let A € W"", h € W", z € W}, and a partition J = (Jy, ..., J;) of
{1,...,n} be given. Define p° € R" as p° := p(z; h, A) and p° € " as

B9, = argming o (15s = hyll? A Zy by €IM(AL)),  (45)
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foreveryk =1, ...,1, where Ji := Jy41 U...U Jp. Then, foreveryk =1,...,1, we
have

1pY, — BY Il < KB+ 2K)|IAll, (46)

where K = K(z,J; A) := ya/gap (z, J).

We are ready to establish a preliminary bound on £2_(v) based on the previous two
lemmas.

For the proof of the next result, recall that p(v) = p(x(v); e, A) and let p(v) denote
the optimal solution of (45) with h = e and z = x(v), for every v > 0.

Lemma 4.4 Let scalars 0 < v < vy be given and let JO0 = (jlo, el Jlo) denote the
ordered AS-partition at w(vg). Then,

&2 () = Vn{y + L+ 9)el (o) + 2+ ¥)K 3 +2K)}
where

¥ =¥ (v, vo) :=max{A(xp(v); xg(v0)) . Alsy(v): sy (o))} (47)

XA
. 48
min(gap (w(v), 79), gap (W (o), 79} (43)

K = K(U, 1)0) =

Proof First, recall that p(v) = p(x(v); e, A) isrelated to (Rx?(v), Rs*(v)) according
to (44) and let p(v) denote the optimal solution of (45) with & = e, z = x(v) and
J =79 Let jl.o be a layer of 7 such that Jio € B and note that ||p 70(vo)[lec =

€2, (vp) in view of (36) and (44). Using this fact, the fact that A(x 70(v); x 70(vp)) <
A(xp(v); xp(vo)) < ¥, inequality (41) of Lemma 4.2 with p; = ﬁjo(vo) and p;

p 70 (v), and Theorem 4.3 twice, we obtain

1P 70 = 15700 = p o + 15,70 W < KB+ 2K + 157001
< KG+2K)3n + /1701 + A+ )l 7000l

< KG+2K)Vi+ Vi +1+9) {19 7000 141570000 = p 0 ()

< KG+2K)v/n+/ny +(1+) [\/IJI-"I ||P$0(V0)||w+K(3+2K)x/E]

< Vnf{y 4+ A+ y)ed (o) + 2+ Y)KGB +2K)}.

Now, let jio be a layer of JY such that \71.0 C N and note that |le — P W) lloo <
g2, (vp) in view of (36) and (44). Using this fact, the fact that

A 70 (00); £ 70(0) = A(s 70 (v); 5 70(0)) < Alsn (v); 53 (v0)) < ¥,
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inequality (42) of Lemma 4.2 and Theorem 4.3 twice, we can similarly show that
lle = pzoWIl < Vil + (4 9)ei (o) + 2+ ¥)K (34 2K)} .

This inequality together with the previous one then imply that

.....

.....

< Vn{y + 1 +y)es (o) + 2+ ¥)KG +2K)} .
m

In the next six results, we will purify the upper bound on &2 (v) obtained in
Lemma 4.4 by deriving bounds on the quantities (47) and (48) in terms of &5 (vg)
and v/vyp.

The next result is well-known. A proof of it can be found for example in [3].

Lemma 4.5 Ifw € P+ x DV satisfies ¢ (w) < 1, then

¢ (w)

max ([lx(u) = x|lx, Is() = slls) < —ow)

where p := u(w) and ¢ (w) is defined by (6).
Lemma 4.6 For every scalars 0 < v < vy, the point defined as
w(v: vo) 1= w(v) + (v — vo)uw(vo) (49)

satisfies the following relations:

w(w(v; vo)) = v, (50)
_ 2 2 a
Sw(v: 1)) = (1 V/Voi Vo K (Vo) - 1% «/ﬁfoo(vo)7 51)
max( xp(v;vo) H sN(vivo) eH ) <& (w). (52)
x5(vo) o sy (vo) s

Proof Differentiating (3) with respect to v, we obtain x(v)s(v) + x(v)s(v) = e for
all v > 0. Using this relation together with (49), we easily see that w(v; vy) =
(x(v; vo), y(v; vo), s(v; vp)) satisfies

x(v; v9)s (V3 1) = ve + (Vg — 1)% % (v9)$ (vo). (53)

Differentiating (4) and (5) with respect to v, we conclude that Ax (v) = Oand AT y(v)+
§(v) = 0, and hence that % (v)”§(v) = 0, for all v > 0. Relation (50) now follows by
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multiplying (53) on the left by (¢/n)T and using the last observation. Moreover, using
(50), (53) and Lemma 4.1(iii), we derive (51) as follows:

] _llx s vo)s(vs vo) — p(w(vsvo)ell (v — )2 1% (v0)s$ (vo) |
¢ (w(v; vp)) = : =
n(w(; vp)) v

_ (1- v/vo)zvo /c(vo)2 - Vo «/5820(1)0)
v - v .

Also, (49) and (36) imply that

( xg(v; vo) sn(vivo) H )
max —_— .
xg(vg) 00 SN(VO)
( xp(vo) SN(VO)‘ )
= (vp — V) max
XB(0) 0o 1SN (V0) ||l oo

= (1 - vio) max (| Rs (10)lloo, | Rxfy (V0) lloc) < €5, (Vo).

m}

Lemma 4.7 Fori = 1,2, assume that u; € N" and 6; > 0 satisfy ||u; — elloo < 0;.
Then, ||lujuz — elloc < 01 + 02 + 0162, and hence uiuy < (1 4+ 61)(1 + Or)e. If, in

addition, 0; < 1 fori = 1,2, then ujup > (1 — 61)(1 — 6y)e.

Proof The assumption ||u] — e[l < 61 implies that ||u1||cc < 1+ 61. Hence,

luius — elloo = llu1(uz —e) +uy — elloo
< utlloolluz — elloo + I — elloo

< (14616, + 0.

The assumption that ||u; —e||cc < 6; < 1 implies thatu; > (1 —6;)e > 0fori =1, 2.
Combining these two inequalities, we obtain the last inequality of the lemma. O

Lemma 4.8 Let 0 < v < v be scalars such that ¢,,,(v) := ¢ (w(v; vp)) < 1. Then,

xp(v) eH
xg(vo) o

max ’

sn(v) H ] €50 (V0) + By (V)
—e < oV YRR
sy (vo) o) T 1 =90y ()

As a consequence, we have:

Yo (SB(VO) XN(VO)) — ax ( xp(v)  sn(v) ) _ 1+ e, (vo) (54)

Vo sp(v) " xn(v) xp(v0) " sN(0)) T 1=y (v)
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If, in addition, e3_(vo) < 1 and ¢.,(v) < 1/2, we have:

Voo (SB(VO) XN(VO)) o (XB(V) SN(V))
— min , ——— ) = min , ——
120 sp(v)  xn(v) xp(vo)  sn(vo)
1 - 2¢V0 (v) a
= Tvo(‘))(l — €5, (10)). (55

Proof By Lemma 4.5 and the assumption that ¢ (w(v; vg)) < 1, it follows that

[ xg(v) H ENON H ]
max{|—— —e¢ ,
xp(v; vo) 00 sn(vivo)
_ [ x(v) H s(v) H] Py (v)
< max —e <

x(v; vg) s(vivg) 1 — ¢y (v)

The result now follows from the above relation, inequality (52) and Lemma 4.7 with
01 = 5, (vo) and O = ¢y, (V) /(1 — By, (1)). O

The following lemma derives some properties of the function gap (-, J (vg)) along
the central path w(v).

Lemma 4.9 Let 0 < v < vy be scalars such that ¢,,(v) < 1/2 and 3 (v9) < 1.
Then,

gap (w(v), J (vo))
gap (vo)

> VLO (1 = 200, (D) (1 — &5, (10))°. (56)

In addition, the following statements hold:

i) Ifgap (vo) = x;(vo)/x (vo) for some i € N(vy) and j € B(vp), then

gap (w(v), J(v0)) _ ( (1 — oy (v))? ) 57)
gap (vo) (1 — &3, (v0))?(1 — 2¢y,(v))?
ii) Ifgap (v) = x;(v)/x;(v) for some i € B(vy) and j € N(v), then
gap (v) - ((1 — 26y, ())*(1 — 830(120))2) (58)
gap (w(vp), J(v)) ~ v (1 — gy (1))? '

Proof Using Lemma 4.8, it is easy to see that

Y- _a xi (v) 1 — ¢y (v)
v T W= e 0D = S e o) (1 — 2600
foralli =1,...,n. Hence, forevery i, j € {1, ..., n}, we have
xi(v) 2 Xi (VO)

—(1 26u, (W) (1 — &3, (v0))

xj(v) —

](V)
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In view of (32), this inequality together with the fact that gap (vp) := gap (w(vp),
J (vp)) imply (56).

Assume now that gap (vp) = x;(vo)/x;(vp) for some i € N(vp) and j € B(vp).
Then, in view of (31), we have that i € jko and j € ~7k0+1’ where .7,(0 and Jko+1 are
two consecutive layers of 7 (vp). Using (32) and (55), we obtain

gap W), J(v0)) _ xi(v)/x;(v) _ xi(v)/xi(v0)
gap (1o) — gap(w) xj(v)/xj(vo)
v (1= (1))
= w0 (1= e, (00)2(1 = 2y (v))*

showing that statement i) of the lemma holds.

To show statement ii), assume now that gap (v) = x;(v)/x;(v) for some i € B(vp)
and j € N(vp). Then, in view of (31), we have thati € J; and j € Jx11, where Ji
and Jy4 are two consecutive layers of 7 (u). Using (32) and (55), we obtain

gap (v) __gap _ x() x;(o)
gap (w(v), T (1) = xi(w)/x;(vo)  xi(v) x;(v)
_ w0 (1= g8, () (1 = 26y, (1))°

v (1 = ¢y, (v))?

)

showing that statement ii) of the lemma also holds. O

With the aid of Lemmas 4.8 and 4.9, the following result purifies the upper bound
on &5 (v) derived in Lemma 4.4.

Lemma 4.10 Let 0 < v < vg be scalars such that v/vy > 4ﬁ£go (vo). Then,

. -2 2
6 (v) < (3 + 4ﬁv0)£go(vo) n 3254 (vo/v) N 68 XA(VO/VZ) _
3v gap (vo) [gap (vo)]

Proof First note that the assumptions and Lemma 4.6 imply that

vo /1 €5, (1) -

1 1
g5, (o) < Wi =7 Py (V) < ———=— < (59)

1
v 4’
Using these inequalities together with Lemma 4.9, we can now bound the quantities
K (v, vp) and ¥ (v, vp) defined in (48) and (47), respectively, as

o) < %4 (v0/v) _ 3274 (0/v)
T T gap () (1 — 20, (V) (1 — &3, (10))> ~ 9 gap (vo)
and
a " 4 4 2
Y, vp) < % =3 [sgo(vo)+¢vo(v)]§§8go(vo) (1+v0;/ﬁ) =3
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The last two inequalities together with Lemma 4.4 then imply that
e5 (1) < Vn{y + (1 + )l (vo) + 2+ ¥)K (3 +2K)}

5%{28&,(1}0)(1 “Of)+ aoo(vo>+81<+1361<2]

_ , 5
<n (3 + M) £ (vo) + 32x4(vo/v) n 63 )(A(vo/vz) .
3v gap (vo) [gap (vo)]

As an immediate consequence of Lemma 4.10, we can now derive the main result
of this section.

Lemma 4.11 Let vg > 0 be such that 4ﬁ8go(l)o) < 1. Then, for every vi > 0 such
that v /vy € [4/ned, (o), 11, we have

/ S0 g < [ (v 20 ) @

Vi

+1/32®1(vp, v1) + /68 D1 (vp, V1)], (60)

where

XA VO

_ 61
gap (vo) vi ©1)

12
a Vo

Do(vo, v1) = (Sm(vo)v—) . D1y, 1) =
1

Proof By Lemmas 4.1 and 4.10, we have for every v € [4/n e2.(vo)vo, vo] that

k() nl/4 a 12

o=y el
_ _ 1/2
- Jn 360 (o) + 4/n e (vo) N 324\ o 68 X3 v3
v 3 gap (v9) ) v gap ()2 v?

\/_[‘/382‘ . (vo) (2n1/4m V32%a ) N V68%4 vo]
< 2 '

V3 gap (v9)!/2 gap (vp) v?
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Hence,

0]

/@dv
v

Vi

Vo 2n1/4,/sgo(vo) V32 xa vo /68 xa Vo
<.Jn |32 (vp) log —+ + —t—
[m £ V| ( V3 gap (vo)!/2 vi gap (vo) vi

< . Vo 2n1/4,/8go(vo) V32 xa Vo /68 x4 v
vy V3 gap (vo) v gap (vo) vy

where in the last relation we used the fact thatlog @ = 2 log(y/a@) < 2(Ja—1) < 2/a
for every @ > 0. Relation (60) now follows from the above relation and (61). O

5 Proof of the main results

In this section, we prove the main results of this paper, namely Theorems 2.4 and 2.5.
The structure of the analysis of this section is similar to that of Sect. 4 of [10], but
requires new and more involved ideas, such as the bound developed in Lemma 4.11.

We will now give a brief outline of the analysis of this section. Letting g := 348n x4,
we will show in Lemmas 5.1, 5.3 and 5.7 that, for any scalar vy > 0 satisfying one of
the following three conditions:

(i) gap (vo) < g (Lemma 5.1);
(i) gap (vo) > g and &% (vo) > 24./ng/gap (vo) (Lemma 5.3);
(iii) gap (vo) > &, €3 (v0) < 244/ng/gap (vo) and gap (vo) = x; (vo)/x; (vo) for
somei € N(vg) and j € B(vp) (Lemma 5.7),

there exists a scalar v; < vg such that I (vy, vp) = Om!? log(n + x4)) and the
interval (v1, vo] contains a g"”-crossover event. Moreover, we will show in Lemma 5.8
that if (v, v,] C M4y is an interval which does not contain a scalar vy satisfying
one of the above three conditions, then we must have I(v;, v,) < 25/9. Now, a
simple argument shows that it is possible to express M as the union of disjoint
(possibly empty) intervals of the above two types which alternate from one type to
the other as we traverse the set i . Since the number of intervals of the first type
can not exceed n(n — 1)/2 in view of Proposition 3.1, a simpe argument reveals that
1(0, 00) = O3 log(n + xa)).

As aconsequence of Lemmas 5.1 and 5.3, we will prove in Theorem 5.5 a geometric
result about the central path which claims that the points in the path with curvature
larger than a given threshold value i > 0 lie in O(n?) intervals, each with logarithmic
length bounded by O(nlog(x} +n) + log(k_l)).

Lemma 5.1 Let vg > 0 be given and let g be a constant such that
g>=max{4nxa, 48/n xa}. (62)
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If gap (vo) < g, then there exists vi € (0, vo) such that the interval (vi, vo] contains
a g"-crossover event and

log ? = O (log(X4 +n) +nlogg), (63)
1

Vo

/ @ dv=0 (ﬁ log(x4 +n) +n'? 1ogg) ) (64)

Vi

Proof To simplify notation, let (Rx?, Rs?*) := (Rx*(vp), Rs*(vp)). Moreover, let
J = (J1,...,Jp) denote the VY g—partition at w(vp) and let (Rx"', Rs"") be the
residual of the LLS direction at w(vg) with respect to J. Note that, by Proposition 3.4,
we have gap (w(vg), J) > g and spr(J;) < g" foreveryl =1, ..., n.Itis easy to see
that the assumption that gap (vg) < g and the fact that J is the VY g—partition at w(vp)
imply the existence of two indices i, j lying in some layer J,; of J, with one contained
in B(vp) and the other in N (v). Without loss of generality, assume thati € B(vg) and
J € N(v). By Lemma 4.1(i), we have Rx{ > 1/2 and Rs‘} > 1/2.Since i, j € J,,
this implies that min{||Rx2}q lloos ||Rs*}q loo} = 1/2.Moreover, Proposition 3.2 together
with the fact that gap (w(vp), J) > g and relation (62) imply that

12 X 1
max{ HRxa—Rx“H , Rsa—RsHH } < M < —. (6%
% 00 gap (w(vp), J) 4
Hence, we have
. 1l 1l
min { IR, oo, 1 Rs", oo}
> min{ ” Rx — ” Rx® — Rx!! ” , H Rs? — H Rs* — Rs!! ’ }
9 |l oo o0 9 1l oo o0
1 1 1 1
zmin{HRxa} . || RsY }—— > - —— = —. (66)
illoo o) "3 =274 7 3

By Lemma 3.3 with C, = g", we know that the interval (v, vo] contains a g"-crossover
event for any v > 0 satisfying (33). Letting v; be the largest v > 0 satisfying (33),
we then have

150 _ _ _
log o O (log(xa 4+ n) +1logCy) + log (||Rxl}q 0= ||Rsljlq ||001)
= O (log(xa +n) +nlogg),

where the last inequality is due to (66). The bound on the integral now follows from
the observation that, for any 0 < v; < vy, we have

vy
/@dv gﬁlog y (67)
v 2 Vi

Vi

in view of Lemma 2.1(i). O
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Lemma 5.2 Letvg > 0 be given and let g be a constant satisfying (62). Let (Rxl, Rsl)
denote the residual of the LLS direction at w(vg) with respect to J, where J =
(N, ..., Jp) is an ordered AS-partition at w(vg). Assume that

1

€00

'= max {H RxlN HOO , RslBHOO} > 0, (68)

where (B, N) := (B(vo), N (vo)). If gap (vo) > g, then there exists v € (0, vg) such
that the interval (vi, vo] contains a g"-crossover event and

v _ _ _
logv—O:(’)(log(XA +n)+nlogg) +log ((e:)o) 1). (69)
1
Proof Assume without loss of generality that 81)0 = ||Rx5v||oo; the case in which
8})0 = ||RslB oo can be proved similarly. Then, e\ = |Rx}| for some i € N. Let J;

be the layer of 7 containing the index i and note that
eh, = I[Rxj| = |Rx'; [0 < [[Rx!]I. (70)

Now, let Z = (Zy,...,Z,) be the VY g-partition of J; at w(vp) and consider the
ordered partition [J' defined as

j/ = (‘_71,...,‘71‘_1,11,...,Ip,%.‘rl,...,‘ﬁ).

Let (Rx", Rs") denote the residual of the LLS direction at w(vg) with respect to
J'. Using the definition of the LLS step, it is easy to see that Rx17j = Rx}}j for all

j=t+1,...,1. Moreover, we have ||Rx}71 I < ||Rx}171 || since ||Rx171 || is the optimal
value of the least squares problem which determines the Ax}z -component of the LLS

step with respect to 7, whereas ||Rx117[ || is the objective value at a certain feasible
solution for the same least squares problem. Hence, for some ¢ € {1, ..., p}, we have

11 1 11 1 1
IR 2 —= IRy | = —= |Raly ). (71)

1
VITi vn Vn

Combining (70) and (71), we then obtain

1 1
||Rqu oo = IIRx 7 lloo =

1
IRxY Jloo > —= el
q Jn

(72)
Letus now bound the quantity || Rs %q |lco from below. First note that the assumption that

gap (vg) := gap (w(vg), J) > g and Proposition 3.4 imply that gap (w(vy), J') > &
and spr(Z,) < g". Using the triangle inequality for norms, Lemma 4.1(i) together with
the fact that Z, € N, Proposition 3.2 together with the fact that gap (w(vo), J') > g
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and relation (62), we obtain

IRsY. lloo = IRST, lloo — IIRsT, — R lloo
1 127 o1
L VS N R (73)
2 gap(wv),J) — 2 4 4

where Rs* := Rs®(vp). By Lemma 3.3 with J = 7', J, = Z, and C; = §", we know
that the interval (v, vg] contains a g"-crossover event for any v > 0 satisfying (33).
Letting v; be the largest v > 0 satisfying (33), we then have

X0) - _ —
log o = O (log(xa +n) +logC,) + log (||Rxl}q = ||Rsljlq ||001)
< O (log(%a +m) +nlog ) +1log ((eh) ™).

where the last inequality is due to (72) and (73). O

Lemma 5.3 Letvg > 0be given and let g be a constant satisfying (62). If gap (vo) > g
and 2, (vo) > 24./nxa/gap (o), then there exists vy € (0, vo) such that the interval
(v1, vol contains a g"-crossover event, relation (64) holds, and

Vi
log v—(l) — O (log(3a +n) +nlogg) + log (sgo(vo)—l) , (74)

Proof Let (Rx®, Rs*) and (Rx', Rs') denote the residuals of the AS direction at
w(vp) and the LLS direction at w(vy) with respect to 7, respectively, where J =
(J1, ..., Jp) denotes an ordered AS-partition at w(vp). Using Proposition 3.2, relation
(62) and the assumptions that gap (v9) > g and &3 (vp) > 24./nxa/gap (vo), we
obtain

12Vnxa _ e5(0)
gap(v)) ~— 2

max { H Rx* — Rx! H ,

e¢]

Rs® — Rs! H } <
o0
Hence, we have

. 1 1
eho i= max {| Ry oo, I RS} 1

= max { R |y = [Refy = Ral | [Rsh L [ Rsh - Rsh]
&2 (vp) g2 (o) 83, (vo)
> max{||Rx§‘V||OO, Rs%“oo} - OOTO =& (vo) — °°2 LA °°2 -0,

where the strict inequality follows from Assumption A.3 and Lemma 4.1(iii). Hence,
by Lemma 5.2, there exists v; € (0, vp) such that the interval (vy, vp] contains a g"-
crossover event and relation (69) holds, which clearly implies (74) due to the above
estimate.

It remains to show that (64) holds. If €2_(vp) > 1/ (44/n), then it follows from (74)
that (63) holds in this case, and hence that (64) holds too due to (67). Assume then
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that €2 (v9) < 1/(44/n) and let v := 4/n &l (vo)vy < vo. The definition of v and
the assumption that &% (vp) > 24./n xa/gap (vo) then imply that

_ / vo by - XA VO 1
= a _——= = =< —
Dg(vo, V) : g2, (vo) > 7 n , D1(vg, V) : o %"

Using Lemma 4.11 with v; = v and the above estimates, we then conclude that

vo

/ &U") dv = O(Jn). (75)

Also, using (74) and the fact that vy/D = (4/n sgo(vo))_l, we easily see that
v v v _ _
logv— = logv—0 —log%) = O (log(xa +n)+nlogg),
1 1

which, in view of (67), implies that

/ @ dv=0 (ﬁ log(xa +n) +n'?log g) (76)

vy
Clearly, (64) follows by adding (75) and (76). O

We will now use Lemmas 5.1 and 5.3 to establish a result about the geometric
structure of the central path, namely Theorem 2.5. These two lemmas give two inde-
pendent sets of conditions on a scalar vy > 0 which guarantee the occurrence of a
crossover event in an interval of the form (v1, vg]. Both sets involve a condition on
the quantity gap (vp), which is not scale-invariant. Moreover, the notion of crossover
event itself is not scale-invariant. Nevertheless, it is possible to derive scale-invariant
geometric properties of the central path in terms of its curvature using the above two
lemmas as will be shown in Theorem 2.5. Before establishing this theorem, we need
to state one more lemma which estimates the length of an interval (v, v9] containing
a crossover event in terms of the curvature « (vg).

Lemma 5.4 Let ic € (0, \/n] be given and define

24n XA ] (77)

(@) = max {4nja, 48 4, —IA
K

Then, for every scalar vy > 0 such that k (vo) > k, there exists vi € (0, vo) such that
the interval (v1, vo] contains a [g(k)]"-crossover event and

V
log U—O = O (nlog(a +n) +nllogi|).
1
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Proof Assume that vy > Oissuchthat«(vg) > « andlet 7 = (71, ..., J;) denote an
ordered AS-partition at w(vg). There are two cases to consider, namely: i) gap (vg) <
g(k);andii) gap (vg) > g(k).If casei) holds then the conclusion of the lemma follows
from Lemma 5.1 and definition (77) of g (). Consider now case ii) in which gap (vo) >
g(k). Using the assumption that k (v9) > k, relation (77) and Lemma 4.1(iii), we
conclude that in this case we have

K (vo)? - 2 24 nxa _ 24Vn%a

Vo T yn gl T ogap (o)
The conclusion of the lemma under case ii) now follows immediately from Lemma 5.3,
the above inequality and relation (77). O

a
Eo0(V0) =

Theorem 5.5 For any constant k € (0, \/n], there exist | < n(n — 1)/2 closed
intervals Iy = [dy, er], k =1, ...,1, such that:

1) diy > ek forallk=1,...,1—1;
i) {v>0:x(v)>k}C Uizlle
iii) log(ex/dy) = O (n log(x} +n) + n|logk| )forallk =1,...,L

Proof The intervals I can be constructed inductively as follows. Suppose that g > 0

intervals Iy = [di,ex], Kk = 1,...,q, have been constructed so that: a) properties
i) and iii) hold with / replaced by g; b) {v > d; : «(v) > k} C Uzzllk, and;
c) each interval Iy, k = 1, ..., g, contains a [g(k)]"-crossover event. Note that, by

Proposition 3.1, the latter property implies that ¢ can not exceed n(n — 1)/2. If the
set {v < d,; : k(v) > k} is empty then property ii) obviously hold with [ = g, and
the conclusion of the theorem holds with [ = g. Otherwise, let e;41 := max{v <
dy : k(v) > k}. (Here, by convention, dy := o00.) By Lemma 5.4, there exists
dgy1 < egq1 such that log(ey11/dyv1) = O (nlog(xa +n) + n|logkl|) and the
interval I;+1 = [dy+1, eq+1] contains a [g (k' )]"-crossover event. Clearly, the intervals
Ir, k = 1,...,q + 1, satisfy the above statements a), b) and c) with g replaced by
g + 1. Since the number of intervals [ satisfying a), b) and c) above can not exceed
n(n — 1)/2, it is clearly that the above construction eventually yields intervals Ij’s
satisfying the conclusion of the theorem. O

We will now continue with our goal of proving Theorem 2.4. Our next objective is
to derive one more set of conditions on a scalar vy which guarantees the occurrence of
a crossover event in an interval of the form (v, vg] over which the curvature integral
can be bounded as in (64). This set of conditions is slightly more general than the
third set of conditions introduced at the beginning of this section. But first we need to
establish the following technical result.

Lemma 5.6 Let scalars 0 < vi < vg be given. Then, the following implications hold:

1) if (B(v1), N(v1)) # (B(vy), N(vy)), then there exists v' € [vy, vo] such that
e (v') > 1/2;

i) if T(v1) # T (v), then there exists V' € [v1, vo] such that either €5, ,(v') > 1/2
or gap (w(v')) = 1.
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Proof We first prove i). If 2 (v9) > 1/2, then the conclusion of implication i)
obviously holds. Assume then that 5 (vg) < 1/2. The assumption that (B(vy),
N(v1)) # (B(vg), N(vp)) implies that either B(v1) NN (vg) # @ or N(vi) N B(vg) #
(. Without loss of generality, assume that B(vy) N N (vg) # @ and let i be an index
lying in this intersection. Then, |Rx?(vo)| < &3 (vo) < 1/2 since i € N(vp).
Moreover, by Lemma 4.1(i) and the fact that i € B(vy), we have that Rx}(v;) >
1/2. The intermediate value theorem applied to the continuous function Rx}(-) then
implies the existence of a scalar v/ € [vy, vg] such that Rxl?‘(v’) = 1/2. Since
Rx*(v') + Rs?(v') = 1, we conclude that Rs{(v") = 1/2, and hence that £ (1) >
min{|Rx}(V)], |RsF(V)|} = 1/2.

To prove ii), assume that 7 (v1) #= J(vo). We may also assume that gap (vg) > 1
and that (B(v1), N(v1)) = (B(vy), N(vg)) since otherwise the conclusion of ii)
would either obviously hold or follow from i). The fact that 7(v;) # J(vo) and
(B(v1), N(v1)) = (B(v9), N(vp)) together with Lemma 3.5 imply that gap (w(vy),
J(vp)) < 1. Noting that 1 < gap (vp) := gap (w(vo), J (1p)), it follows from the
intermediate value theorem applied to the continuous functionv — gap (w(v), J (vp))
that there exists v’ € [vy, vo] such that gap (w(v’), J (vg)) = 1.Inview of Lemma 3.5,
this implies that 7 (vg) = J (v') and hence that gap (V) := gap (w(v"), J(V")) = 1.

O

We are now ready to establish the result mentioned in the paragraph before
Lemma 5.6.

Lemma 5.7 Let vo > 0 be given and let g be a constant satisfying (62). Assume that
gap (vo) > g,

8
16/n gap (1)’

and gap (vo) = x;(v9)/x;(vo) for some i € N(v) and j € B(vp). Then, there exists
v1 € (0, vg) such that the interval (v1, vo] contains a g"-crossover event, relation (64)
holds, and

e50 (Vo) < (78)

YV _ _
log . = O (log(Xs +n) +nlog ) + log (gap ().,
< O (log(fa +m) +nlog) + log (2,0~ (79)

Proof Let v := (1 — I)vg, where

- g
=1 —2 80
' 4 gap (vo) 0)

In view of (78) and the assumption that gap (vo) > g, we have v/vg = (1 — 1) =
g/(4gap (1)) € [4/ned, (o), 1]. This conclusion together with (62) then imply that

log 2 = 1og (“gai&) < log(gap (1)) (81)
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and

1 Y 4y 1
B0V, ) = [ () = < = n VA (v, D) = A0 TKA
v T2 gap (vo) v g n

Using Lemma 4.11 with v; = v and the last two estimates, we then conclude that

v
/ @ dv = O(Jn). (82)

v

We will next show that gap (w(v), J) < g, where J := J (vg). Indeed, first note that
the assumption that gap (v9) > g and relations (51), (78) and (80) imply that

1
a < <
foo(V0) = 6 = 15
o () < V/ngd () _ 4y/n €3, (vo) gap (vo) !
R . g — 4

The above estimates together with Lemma 4.9(i) and relation (80) imply that

(1 = D)(1 — ¢y (D)2
(1 — &2, (10))2(1 — 26y, (7))

64(1 7 gap (vo) < 16_
—(1 - v — .
5 gap (Vo) = 28 <&

gap (w(v), J) =<

2 gap (VO)

IA

Since gap (w(v), J) < g and g < gap(vp) := gap (w(vp), J) by assumption,
it follows from the intermediate value theorem applied to the continuous function
gap (w(-), J) that there exists a scalar b € (¥, vp) such that gap (w(D), J) = g. We
will now consider the following two possible cases separately: i) (B(D), N(D)) =
(B(vg), N(vp)); and ii) (B(D), N(D)) # (B(vo), N(vp)). If case i) holds then it
follows from Proposition 3.5 that J is also an AS partition at w(d), and hence
that gap (V) := gap (w(V)) = gap (w(V), J) = g. This conclusion together with
Lemma 5.1 then imply the existence of a scalar v; € (0, D) such that the interval
(v1, ], and hence (v, vg], contains a g"-crossover event and

log = O (log(%a +m) +nlog ). (83)
1
D
/ O gy = 0 (v toaia +m +n' log) . (84)

Vi

Note that in this case, (79) and (64) follow from the fact that v < b and relations
(81), (82), (83) and (84). Consider now case ii). In this case, it follows from Lemma
5.6(i) that £2_,(v") > 1/2 for some V' € [, vp]. Applying Lemma 5.3 with vy = 1/,
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we conclude that there exists v; € (0, v) such that the interval (v, v'], and hence
(v1, vol, contains a g"-crossover event and

/

log :— = O (log(¥a +n) +nlogg), (85)
1

v

/ @du =0 (ﬁ log(3a +n) +n'? 1ogg) . (86)

Vi

As before, (79) and (64) follow from the fact that » < v and relations (81), (82), (85)
and (86). O

Our goal now will be to estimate the curvature integral over intervals which do not
contain scalars satisfying the three set of conditions (i), (ii) and (iii) introduced at the
beginning of this section. Estimation of the integral over an interval of this type is
done by dividing the interval into a finite number of disjoint subintervals. The first
lemma below estimates the integral on each one of these subintervals while the second
lemma below gives an estimate of the integral over the whole interval with the aid of
the estimate obtained in the first lemma.

Lemma 5.8 Ler 0 < vy <vgand g > 1 be scalars such that

Vi 8
— > &7)
vo — 4gap (vo)
and the following conditions hold for every v € [v1, vp]:
) gap(v) > g;
i) e3,(v) < g/(164/n gap (v));
iii) there existi € B(v) and j € N(v) such that gap (v) = x;(v)/x;(v).
Then, we have:
25v9
gap (vi) = ——gap (vo), (88)
641)1
Vo
4 - 1/2
/ﬂdvg—( g ) . (89)
v 5 \gap (vo)

Vi

Proof Using (51), (87) and assumptions i) and ii), we conclude that for every v €
[v1, vo], we have

. 1 1
800(1)) = 16\/5 = R, 00)
o () < n ﬁjﬁo(VO) - 4\/5820(1;;)) gap (o) - i.
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Also, assumption i), relation (90) and Lemma 5.6 (ii) imply that (B(v), N(v)) =
(B(vg), N(vp)) and J(v9) = J(v). Using these observations together with
Lemma 4.9 (ii) and assumption iii), we obtain

gap (v) _ gap (v) _ gap (v)

gap (vo)  gap (w(vo), J(vo))  gap (w(vp), J(v))
- ((1 — 2¢,, (1)1 —820(vo))2) Yo _ 25w
- (1 — ¢y (1))? -

. 91
v 64 v On

The above relation with v = v; yields (88). We will now show that (89) holds.
Lemma 4.1(iii), assumption (ii) and relation (91) imply

43 v
PN S s Y
K()* < Vel (v) < 16gap (v) — 25gap (vo) vo

This implies that

Vo Vo

- 1/2 - 1/2
[ () o= ta)
v 5 \ gap (vo) VoV 5 \ gap (vo)

Vi Vi

m}

Lemma 5.9 Let g be a constant satisfying (62) and let 0 < vi < vy be scalars such
that conditions 1)—iii) of Lemma 5.8 holds for every v € [v1, vol. Then, we have

Vo

G
v 9

V1

Proof Letvy = u; < --- < u1 < o = vp be a subdivision of the interval [vy, vo]
such that

gk

1,—], k=0,...,1—1.
4gap (w(ur))

41 = Max [v

Lemma 5.8 and the above relation then imply that

251 25 gap (w(r))?
gap (s 1)) = b gap (w(up)) = — SR 0,1 —2,
641441 16 8
Mk
4 _ 12
/@dvf—(L) Ck=0,....0—1.
v 5 \gap (w(pk))
Mk

Now, let a; = (16g)/(25gap (w(,uk))z) for all k = 0,...,1 — 1. Then, the first
relation above is equivalent to the condition that az4| < a,f forl =0,...,1—2.This
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implies that a; < (ao)zk < agk forallk = 0,...,] — 1. Moreover, the last relation
above implies that

Hence, we obtain
Vo 1

K (v) 1w AT
/ dv = / dv < z (—) < —,
v 5 v 25 9

V1 k= Mi+1

Finally, we are ready to prove the main theorem.

Theorem 5.10 There holds
o0
KV
/Q dv=0 (n3-5 log(7a + n)) .
0

Proof It suffices to show that for every vp > 0, we have

Vo

/ W =0 (n3-5 log(a + n)) , (92)
v

0

where the constant of proportionality in the O(-) does not depend on vg. Indeed, define
g :=384nx4 and let vp > 0 be given. Let I (vg) denote the set of scalars v € (0, vp]
such that at least one of the following conditions hold:

Cl gap(v) <g;

C2 gap (v) > g and &5 (v) = 24/nxa/ gap (v));

C3 gap(v) > g,&% (v) < g/(164/n gap (v)) and there existi € N(v) and j € B(v)
such that gap (v) = x; (v)/x; (V).

We claim that there exist [ < n(n — 1)/2 intervals [dg, ex], kK = 1, ..., [, such that:
)dr > exy1 > O0forallk =1,...,1 — 1;ii) I'(vg) < Uizl[dk, ex|; and, iii) for all
k=1,...,1, we have
ek
/ W =0 (n1-5 log(a + n)) : (93)
)
dy

where the constant of proportionality in the O(-) does not depend on vg. Indeed,
the intervals [dg, ex] can be constructed inductively as follows. Suppose that g > 0
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intervals [d, ex], Kk = 1, ..., g, have been constructed so that: a) properties i) and
iii) hold with [/ replaced by g; b) {v > d; : v € I'(vp)} C UZzl[dk, ex], and; ¢)
each interval (di,ex], kK = 1,...,q, contains a g"-crossover event. Note that, by

Proposition 3.1, the latter property implies that ¢ can not exceed n(n — 1) /2. If the set
{v <dy :v eI'(v)} is empty then property ii) obviously hold with / = ¢, and the
conclusion of the theorem holds with / = g. Otherwise, let ;11 := sup{v € (0, d,) :
v € I'(vp)}. It is easy to see that e; 1 € I'(vp). Applying one of the Lemmas 5.1,
5.3 or 5.7 depending on which of the conditions C1, C2 or C3 holds and noting that
g > max{4nya, 48./n xa}, we conclude the existence of a scalar dgy1 < egy1such
that (93) holds with k = g + 1 and the interval (d,41, e4+1] contains a g"-crossover
event. Clearly, the intervals [dy, ex], k = 1, ..., g + 1, satisfy the above requirements
a), b) and ¢) with g replaced by ¢ + 1. Since the number of intervals [d, e ] satisfying
a), b) and c¢) above can not exceed n(n — 1)/2, it is clear that the above construction
eventually yields intervals [dg, ex]’s according to the above claim.

Using the fact that g = 384 n 4, we easily see that the set (0, vp) \ Uf{zl [dk, ex]
consists of at most / 4+ 2 open intervals, each one satisfying the assumptions of
Lemma 5.9. Hence, it follows from Lemma 5.9 that the integral of the function x (v) /v
over each one of these intervals is bounded by 25/9. Putting all the conclusions obtai-
ned above together, we easily see that (92) holds. O

6 Concluding remarks

In this paper, we have studied the geometric structure of the central path for linear
programming based on the curvature « (v) and its corresponding integral I (vs, v;).
We have provided a link between two iteration-complexity bounds for the MTY P-C
algorithm. There remains several interesting topics for future research.

One topic is to investigate whether the results of this paper can be extended to
other classes of convex programming such as convex quadratic programming (or,
more generally, monotone linear complementarity problems) and symmetric cone
programming. In this regard, the following questions arise: i) how can the curvature
integral be defined in the context of symmetric cone programming?; ii) how can an
analogous bound for the curvature integral be derived in the context of convex quadratic
programming?

Another topic would be to investigate whether the curvature defined in this paper
is related to the concept of the curvature of a path in differential or Riemannian
geometry.
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Appendix

The objective of this section is to provide a proof of Lemma 4.3.
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Proposition 6.1 Let F; € W™ h; € W, z; € EYt'f+, fori = 1,2, be given.
Consider the projections p° = (p?, pg) and p° = (13(1), 158) given by

(1. p3) = argmin, {lp1—=hill*+lpa—h2ll* : F1Zip1+F2Z2pr=0},

(94)
p) = argmin, { |p1 — m||I* : F1Z1p1 € Im(Fy) }, 95)
P9 = argmin,,, {[|[p2 — ha|* : F2Zopa = 0}, (96)
where Z| := Diag(z1) and Z, := Diag(z»). Then:
1P — oIl < 2xrAQL+ e DRI, 1pY — P3N < XFAllAI, 97)

where A = A(z1, 22) = |21 llooll(22) “loo and F := [Fy, Fa].

Before giving the proof of the above proposition, we present two technical results.
The first result is an error bound result for a system of linear equalities whose proof
can be found for example in [9].

Lemma 6.2 Let A € W™ with full row rank be given and let (IC, L) be an arbitrary
bipartition of the index set {1, ..., n}. Assume that w € R is an arbitrary vector
such that the system Axu = A w is feasible. Then, this system has a feasible solution
u such that |u| < xallw]-

The next result characterizes the displacements 8? = p(l) — ]5(1) and 88 = pg — ﬁg
as optimal solutions of certain optimization problems.
Lemma 6.3 Let F; and Z;, i = 1,2, be as in Proposition 6.1. Then, the following
statements hold:
a) The vector 88 = pg — ﬁg is the unique optimal solution of the problem
minimizes, %||82||2

(98)
subjectto FrZ»8, = —F1Zy pY;

b) The pair (89, pg), where 8? = p? — ﬁ?, is the unique optimal solution of the
problem

o Lps 2 o 1 2
minimizes,, p,) 5161117 + 5llp2 — hall

~ (99)
subject to F1Z61+ FaZypy = —F121p?.

Proof We first show a). Since p° and ﬁg are optimal solutions of (94) and (96),
respectively, we have

P? —hy Z FlT 0 0

0 € Im ek FiZ\pi + F,Z,p; =0 (100)
Py _hZ ZZF2

Py —hy € In(ZF]). FZyp9 =0, (101)
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and hence
Py — P e Im(ZoF]), F2Z28) = —F1Z1p). (102)

This shows that 8(2) = pg — ;3(2) satisfies the optimality conditions for problem (98).
Since (98) is a strictly convex quadratic program, its optimal solution is unique and
hence a) follows. We next show b). Since ﬁ? is the optimal solution of (95), we have

~0
(pl 0 ’“) eIm(ZF"), F1Z3 € Im(F») (103)
which, together with (100) and the definition of 89, yields
89 T 0 0 <0
0 lhz eIm(ZFY), FiZ18) + F2ZapY = —F1 Z1 3. (104)
0

This shows that (89, pg) satisfies the optimality conditions for (99). Since (99) is a
strictly convex quadratic program, its optimal solution is unique and hence b) holds.

O
Using the above lemma, we can now prove Proposition 6.1.
Proof of Proposition 6.1 By Lemma 6.2, there exists uo € N2 such that Foup, =
—F1Z1pY, or equivalently Z5 'u is feasible for (98), and
luzll < XF1Z1 P} < xrllzillooll Y- (103)

Hence, in view of Lemma 6.3(a) and the definition of A, we have
1891 < 125 uall < N1z5 oo luall < %Al
from which the second inequality of (97) follows in view of the fact that || p? I < |A]l.

By (100) and (103), we have that F1Z1p? € Im(F,). Hence, by Lemma 6.2, there
exists a vector vg such that

Fv)=F218), 1090 < ZrlZi801 < #rllzilloo D11 (106)

Relation (104) and (106) imply that F2[Zp9 + v9] = —F1 Z; pY, and hence that the
pair (0, pg +Z, ! vg) is feasible for (99). This together with Lemma 6.3(b) imply that

1P = h2ll> + 118717 < 11p9 + Z5 03 — hall*.

Rearranging this expression and using relation (106), the definition of A, the facts that
max{[|p? |, |h; — pPIl} < max{||p°l, lh — p°II} < Al and || 2] < [h;]| < ||A]| for
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i = 1,2 and the inequality ||r||> — lul|> < |Ir — ull |r + u| for any r,u € NP, we
obtain

1890 < 1890~ (P8 + 23 v — hal® = 1§ — hall?)
1SP11012Z5 31 12 (P3 = ) + 25 03 |

18207 191 125 e (21198 = all + 1031 125 e
zr & {2000+ 2 A 1601}

< % & {200+ Xr A AP+ 15D}
< 2%k A (14 %r A) Al

INIA

IA

which shows that the first inequality of (97) also holds.
We are now ready to give the proof of Lemma 4.3.

Proof of Lemma 4.3 Fix k € {1, ...,1} and define
(q?l, cee q(}k)

k k
. . 2. _
= ATEMIN g, g )R X xRk Z lhy, —qull” - Z AnZyq95;, =0

i=1 i=1

By Proposition6.1 with Fy = [Ay,,,,..., Ayland F2 = [Ay,, ..., Ay ], weconclude
that
0 _ 0 <1 — 0 a0 — 0 <7 max(z s s---»2J) ——
lg;,—psll =gy, —Pyys---v gy, — Pyl <Xa min,, 20 Al < KAl
Moreover, Proposition 6.1 with /| = Ay, and > =[Ay,, ..., Aj_,]implies that
g9, — A9 < 2K (1 + K)[[(hyy. ..., hy)ll < 2K (1 + K)|A].

Combining the two previous inequality and using the triangle inequality for norms,
we obtain (46).

References

Dikin, L.I.: On the speed of an iterative process. Upravlyaemye Sistemi 12, 54-60 (1974)

2. Forsgren, A.: On linear least-squares problems with diagonally dominant weight matrices. SIAM J.
Matrix Anal. Appl. 17, 763-788 (1996)

3. Gonzaga, C.C.: Path-following methods for linear programming. SIAM Rev. 34, 167-224 (1992)

4. Gonzaga, C.C., Lara, H.J.: A note on properties of condition numbers. Linear Algebra Appl. 261, 269—
273 (1997)

5. Karmarkar, N.: Riemannian geometry underlying interior-point methods for linear programming.

Mathematical Developments Arising from Linear Programming, In: Brunswick, M.E., (ed), pp. 51—

75. Contemporary Mathematics, Vol. 114, American Mathematical Society, Providence, 1990

@ Springer



A strong bound on the integral of the central path curvature 149

20.

21.

22.

Megiddo, N., Mizuno, S., Tsuchiya, T.: A modified layered-step interior-point algorithm for linear
programming. Math. Program. 82, 339-355 (1998)

Mizuno, S., Todd, M.J., Ye, Y.: On adaptive-step primal-dual interior-point algorithms for linear
programming. Math. Oper. Res. 18, 964-981 (1993)

Monteiro, R.D.C., Tsuchiya, T.: Global convergence of the affine scaling algorithm for convex qua-
dratic programming. SIAM J. Optim. 8(1), 26-58 (1998)

Monteiro, R.D.C., Tsuchiya, T.: A variant of the Vavasis-Ye layered-step interior-point algorithm for
linear programming. SIAM J. Optim. 13, 1054-1079 (2003)

Monteiro, R.D.C., Tsuchiya, T.: A new iteration-complexity bound for the MTY predictor-corrector
algorithm. STAM J. Optim. 15, 319-347 (2004)

. Sonnevend, G., Stoer, J., Zhao, G.: On the complexity of following the central path of linear programs

by linear extrapolation. II. Math. Program. 52, 527-553 (1991)

Stewart, G.W.: On scaled projections and pseudoinverses. Linear Algebra Appl. 112, 189-193 (1989)
Todd, M.J.: A Dantzig-Wolfe-like variant of Karmarkar’s interior-point linear programming algo-
rithm. Oper. Res. 38, 1006-1018 (1990)

. Todd, M.J., Tuncel, L., Ye, Y.: Characterizations, bounds, and probabilistic analysis of two complexity

measures for linear programming problems. Math. Program. 90(1), 59-70 (2001)

Tsuchiya, T.: Global convergence property of the affine scaling method for primal degenerate linear
programming problems. Math. Oper. Res. 17, 527-557 (1992)

Tuncel, L.: Approximating the complexity measure of Vavasis-Ye algorithm is NP-hard. Math. Pro-
gram. 86(1), 219-223 (1999)

Tungel, L.: On the condition numbers for polyhedra in Karmarkar’s form. Oper. Res. Lett. 24(4), 149—
155 (1999)

Vanderbei, R.J., Lagarias, J.C.: I. I. Dikin’s convergence result for the affine-scaling algorithm,
Vol 17. Contemp. Math. 114, 109-119 (1990)

Vavasis, S., Ye, Y.: A primal-dual accelerated interior point method whose running time depends only
on A. Math. Program. 74, 79-120 (1996)

Vavasis, S., Ye, Y.: On the relationship between layered least squares and affine scaling steps. In:
The Mathematics of Numerical Analysis, pp. 857-865. Lectures in Applied Mathematics, Vol. 32.
American Mathematical Society, Providence, 1996

Zhao, G.: On the relationship between the curvature integral and the complexity of path-following
methods in linear programming. SIAM J. Optim. 6, 57-73 (1996)

Zhao, G., Stoer, J.: Estimating the complexity of a class of path-following methods for solving linear
programs by curvature integrals. Appl. Math. Optim. 27, 85-103 (1993)

@ Springer



	0pt A strong bound on the integral of the central pathcurvature and its relationship with theiteration-complexity of primal-dual path-followingLP algorithms
	Abstract
	Introduction
	Relation between the MTY P-C algorithm and a curvature of the central path
	Curvature of the central path
	Relation between the MTY P-C algorithm and the curvature integral
	An illustrative example
	Basic tools
	Crossover events
	LLS directions and their relationship with the AS direction
	Two important ordered partitions
	Technical results
	Proof of the main results
	Concluding remarks


<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (None)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (ISO Coated v2 300% \050ECI\051)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.3
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Perceptual
  /DetectBlends true
  /ColorConversionStrategy /sRGB
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /SyntheticBoldness 1.00
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 524288
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveEPSInfo true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts false
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 150
  /ColorImageDepth -1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages false
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /ColorImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 150
  /GrayImageDepth -1
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 600
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputCondition ()
  /PDFXRegistryName (http://www.color.org?)
  /PDFXTrapped /False

  /Description <<
    /ENU <>
    /DEU <>
  >>
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [5952.756 8418.897]
>> setpagedevice


